This paper attempt to investigate the impact of economic and population growth, urbanization level, energy intensity and Kyoto protocol obligations on carbon dioxide emissions using the STIRPAT model (STochastic Impacts by Regression on Population, Affluence and Technology). Our sample of countries is decomposed into groups according to the revenue level and the analyzed period extends from 1980 through 2010. Using several methods to estimate panel data, we find that there is a significant effect of economic growth, population growth, urbanization level and Kyoto protocol on emissions level and this effect depends on the revenue level.
Introduction
Several researchers considers anthropogenic factors such as economic growth, energy consumption, population, technology, economic and political institutions, attitudes and beliefs, urbanization as causes of negative environmental impacts. Since the complicated aspect of the environmental question, it seems very useful to understand the respective influence of such driving forces on environment in order to adopt the more appropriate policy.
The studies of the CO 2 emissions determinants were explored within the Environmental Kuznets Curve (EKC) hypothesis in the last two decades. This hypothesis allows testing the inverted U-shape of the pollution-income relationship. However, results don't conduct to a decisive conclusion supporting this hypothesis. For this, the addition of explanatory variables was supported by some researchers. Besides, decomposition analysis and efficient frontier methods was used in recent studies that appeals for explanatory variables such as technological change, affluence, population. Among these models, the IPAT developed in the seventies by Erlich and Holdren (1971) . However, this model was criticized. Therefore, a reformulation of this model into a stochastic equation was presented by Dietz and Rosa (1997) allowing for empirical hypothesis tests. In view of this, the current research employs the STIRPAT model (STochastic Impacts by Regression on Population, Affluence, and Technology) to analyze the influences of population, industrialization level, affluence, technology, urbanization level and Kyoto protocol ratification on the environment. In fact, this paper makes two primary contributions to the current state of the art. First, the paper contributes by a static and a dynamic estimation of three different specifications including population, industrial activity, energy efficiency, urbanization and Kyoto protocol ratification. Second, it is the first paper to explore the driving forces of CO 2 emissions and the variability of their impact within geographical regions. In addition to this a comparison is made between results from the estimation according to the level of income of the studied countries and their geographical belonging. This paper is structured as follows: section 2 introduces a literature revue for the STIRPAT model. Section 3 provides an empirical investigation including estimation methodology and data. Section 4 presents estimation results and Section 5 concludes.
Literature revue
The first authors who developed a stochastic version of the IPAT model to estimate the effects of population, affluence, and technology on national CO 2 emissions were Dietz and Rosa (1997) . Their results suggested that, population and economic growth intensify GHG emissions. Besides, the introduction of the technology term in the STIRPAT model is controversy. In fact, some studies include it in the error term. However, others considered it as a variable that must be considered separately. The first study that included the technology as explanatory variable was conducted by York et al (2003) that found that industrialization increases CO 2 emissions, but not as significantly as urbanization does. In addition, Cole and Neumayer (2004) investigated a panel data composed of 86 countries during the period 1975-1998 and found a positive link between CO 2 emissions and population, urbanization rate, energy intensity, and smaller household sizes. And Fan et al (2006) used data covering 93 countries belonging to different income levels during the period 1975-2000 to estimate the STIRPAT model and suggested that for developing countries or low income level, the impact of GDP per capita is very important.
Moreover, Martinez-Zarzoso (2008) studied countries of different income groups during the period and found that the impact of population growth on emissions is slightly different for upper, middle, and low income countries and that urbanization had a very different impact on emissions for low and lower-middle-income countries and upper-middle income countries. By their analysis of the driving forces of CO 2 emissions in India during the period from1960 to 2007, Behera and Vishnu (2011) showed that urbanization, population, service sector, industrial sector and GDP per capita had negative effects on environment. Recently, Sanglimsuwan (2012) estimated the impact of changes in population, GDP and the structure of economy on carbon dioxide emissions for 83 countries from 1980 to 2007. Results suggested that higher population and higher percentage of working-age population lead to higher CO 2 emissions.
The importance of present international climate negotiations and their effectiveness may affect future decision making. For this, it is primordial to evaluate past negotiations. The evaluation of policy events on carbon emissions was conducted for the first time by Mazzanti and Musolesi (2009) how studied 20 countries during the period 1960-2001and found that incomeemissions relationship is affected by policy events such as the UNFCCC in 1992 and the Kyoto Protocol in 1997.For this reason and to assess the impact of the reduction commitments of Kyoto Protocol on various GHG emissions, Hiroki and Keisuke (2010) used a data set of 119 countries for the years: 1990, 1995, 2000 and 2005 . Their main findings are that the effects of the Kyoto Protocol ratification is significantly negative for the CO 2 and CH 4 emissions and are significantly positive for other GHG emissions. Moreover, Grunewald and Martínez-Zarzoso (2011) estimated a dynamic panel data model for a cross-section of 213 countries over the period 1960-2009 and indicated that obligations from the Kyoto Protocol have a measurable reducing effect on CO 2 emissions.
Methodology and data 3.1. Methodology
During the last three decades, the growth of population, wealth and technology are jointly presented as responsible for the environmental impact by economic and scientific researches. In this sense, Ehrlich and Holdren (1971) were the first to try to explain dynamics of environmental impact, population and human well beings. The formulation of this relation was conducted with a simple identity, known as, IPAT. Their research results suggested that population growth entails a negative impact on the environment which is not proportional and that affluence is one of the main drivers of the CO 2 emissions. Furthermore, Dietz and Rosa (1997) considered human activities as the essential driving force of CO 2 emissions. For this they divided human activities into four anthropogenic forces that are: population (P), economic activity or affluence (A), technology (T) describing technical standard of production.
(1) Where I represent environmental impact Several researches such as Dietz and Rosa (1994) , Dietz and Rosa (1997) and York et al, (2003) used this simple formulation to investigate the interactions populations, economic growth and technological development. However, Since the IPAT model is an accounting equation, it presents some drawbacks among them the fact that this model is not useful for statistic analysis since statistic associations don't reflect causal relationship and that it cannot consider non-monotonic or non-proportional effects of the variables. To overcome these imperfections, the Stochastic Regression on Population, Affluence and Technology (STIRPAT) was developed by Dietz and Rosa (1997) allowing for empirical hypothesis test. The STIRPAT model specification is as follows:
Represents the constant term; and parameters to be estimated and is the error term. A: represents affluence measured by GDP per capita, P: Population is measured by the number of inhabitants and T: Technology changes' proxies are industrial activity calculated by the share of the manufacturing industry in total GDP and energy efficiency measured by GDP per unit of energy use. Estimated values of A, P, T and vary across countries represented by i. By applying the natural logarithms (ln) to both sides we obtain: (3) Where and These forms permit a simple calculation of environmental impact elasticity according to each anthropogenic factor. In fact, STIRPAT model was used to analyze the effect of explanatory variables on environment. However, there isn't accordance about the importance of these factors. For this, the present paper attempt to estimate next equations in order to detect their relevance. The first model which referred to as model 1, regresses CO 2 emissions on total population, GDP per capita, industrial activity and Kyoto protocol ratification. Its functional form is as follows: (4) Where is the error term.
Model 2 tests however the impact of population, GDP per capita, energy efficiency and Kyoto protocol ratification. The regression is as follows:
The third model regress CO 2 emissions on total population, GDP per capita, industrial activity, energy efficiency and Kyoto protocol ratification. Its functional form is as follows:
The dependent variable in our model is CO 2 Emissions measured in kilo tons. α i and λ t are country and year specific effects, which are used to control for unobservable country heterogeneity and for common time-varying effects that could affect emissions. In fact, following some of the pioneer researches, such as Cramer (1998) who tested whether the elasticity of emissions with respect to population is unity we incorporate total population (P) as explanatory variable measured in number of inhabitants. In fact, increasing emissions may be led by growing population. Moreover, anterior researchers found that Affluence approximated by GDP per capita have a positive impact on emissions level. GDP is represented by GDP per capita in constant 2005 international dollars in our model which is based on purchasing power parity (PPP). Technological change was measured by some researchers such as Grunewald and Martínez-Zarzoso (2011) by industrial activity (IA) calculated by the share of the manufacturing industry in total GDP. However, Martínez-Zarzoso (2009) used industrial activity (IA) and energy efficiency (EE) measured as GDP at constant PPP prices divided by energy use, where energy use refers to apparent consumption (production+imports-exports) as proxies of technological change in the same equation. Present research try to use the two proxies separately and then we will integrate them in the same model. To assess the impact of Kyoto Protocol ratification on CO 2 emissions we created a dummy variable ( ) following Grunewald and Martínez-Zarzoso (2009) . In fact, if a country has ratified the Kyoto Protocol and faces emissions reduction obligations, the variable takes the value of one from the year in which the country has ratified the Kyoto Protocol else it takes the value of zero.
Data
To accomplish the present study, we use time-series cross-section data from 214 countries for the period ranging from 1980 to 2010. The data comes from the online World Development Indicators (WDI) and those concerning the Kyoto Protocol ratification are from the UNFCCC (2012). In addition, the study apply a decomposition of the sample of countries in different groups according to income levels and geographical regions to consider the heterogeneity of our sample in terms of variability of the estimated coefficients over time and across different groups of countries. The decomposition of the studied sample was considered by a number of studies according to income level such as Fan et al (2006) and Grunewald and Martínez-Zarzoso (2009) that grouped countries into four GDP groups: high, upper-middle, lower-middle and low. However, the present study attempt to decompose countries into three groups: high, middle and low income countries. In addition to a decomposition into geographical regions which isn't conducted to our knowledge by other studies. Studied regions are: East Asia and Pacific, Europe and Central Asia, Latin America & Caribbean, Sub-Saharian Africa, Middle East North Africa, South Asia and North America. The two later groups are omitted from the analysis due to the lack of observations. Geographical and level income decomposition was made according to world development indicators' classification.
Empirical results

Static estimation results
The fixed effects and the random effects regressions are used to estimate the coefficients in each model. Then, the Hausman test was applied in order to choose the most appropriate model. In the present study, the result of the Hausman test indicates that the country effects are correlated with the residuals and therefore only the fixed-effects estimates are consistent. Fixed effects Panel data models allowing for a unique coefficient for population, affluence and technology for all sample countries are most commonly used in previous studies. Results of fixed effect models estimations are presented in the following tables. In fact, the results of the first model estimations for the whole sample countries and for different geographic regions are presented in table 1.
• The variable population exerts a positive and significant effect for all countries sample and for all geographical groups.
• The variable GDP per capita which represents the proxy of economic growth presents a positive and significant effect on emissions for all countries sample and of all groups of countries except for North America for which the relation isn't significant.
• The variable industrial activity which is a proxy of technology use presents a positive and significant effect for all countries and for East Asia and Pacific, Europe and central Asia, South Asia and North America groups. For other groups the relation isn't significant.
• The variable Kyoto ratification indicates the impact of the ratification of this protocol and consequently the adoption of less pollutant technologies on emission level. Results demonstrate a negative and significant effect for all groups of countries except for East Asia and Pacific 2 and Sub-Saharan Africa for whose the relationship is positive and non significant and for North America for which the ratification of the Kyoto protocol has a negative but none significant effect on emissions.
The relationship between income growth and population on the one hand, and pollution on the other hand still significantly positive for all geographical groups of countries. The negative and significant effect of the ratification of the Kyoto protocol on emission level is observed only for all countries sample, Europe and Central Asia and Latin America and Caribbean. However, this effect is significantly positive for East Asia and Pacific meaning that the ratification of Kyoto Protocol doesn't lead to the reduction of emissions. This result can be explained by the fact that countries belonging to this group are countries that are in a The relationship between economic growth and population and emission level is positive and statistically significant for all sample countries and for different geographic groups of countries. Energy efficiency exhibits a significantly negative on CO 2 . However, the second proxy of technology exerts a positive and significant effect for all groups except for Latin America and Caribbean and MENA groups. Urbanization exerts a negative and significant effect on emission for all countries sample, East Asia & Pacific, Europe & Central Asia and South Asia groups. Yet, this relation is statistically positive Lat America & Caribbean, Sub-Saharan Africa and MENA groups. This result can be explained by the fact that the first group of countries achieved a level of development and consequently urbanization that is very important and that the level of urbanization in last year became low.
The estimation of the three models after the decomposition of our sample according to income level gives the results presented in table 4. The variables population level and economic growth has a significant positive impact for the different estimated models and for the different level of income. Concerning energy efficiency, it exerts a significant and negative effect on emissions level for the models (2) and (3) for different income levels. Furthermore, Industrial activity has a significantly positive effect on emissions. Urbanization introduced in the third model is negatively significant only for high income countries meaning that these countries have achieved a level of urbanization that permit the decrease of emission levels. The effect of Kyoto protocol ratification variable is significantly negative for the first model. The introduction of energy efficiency in the two others models makes the protocol ratification significant only for high income countries. This can be explained by the fact that high income countries are countries concerned with emissions reductions obligations. However, the significance of this variable in the first model is due to the non existence of energy efficiency as explanatory variable.
Results are in accordance with Dietz and Rosa (1997) and Grunewald and Martínez-Zarzoso (2011) suggested that population and economic growth intensify GHG emissions. Concerning industrial activity, our findings are in line with York et al (2003) that found that industrialization increases CO 2 emissions. However, our results concerning energy efficiency are in dissonance with Hiroki and Keisuke (2010)'s findings. The negative and significant relationship between Kyoto protocol ratification and CO 2 emissions was supported by Martínez-Zarzoso (2009). Furthermore, studying the northern EU country group, Mazzanti and Musolesi (2009) find an effect of the Kyoto Protocol on CO 2 emissions. Comparison with other researches concerning geographical group is not conducted since there is no research that performed this decomposition. The increasing effect of urbanization on emissions level was supported by Zhu et al (2012) . However, the negative effect for high income countries is in line with Martínez-Zarzoso (2009)'s results.
Dynamic estimation results
The dynamic approach assumes that CO 2 emissions of the last year have an impact on this year's emissions. However, dynamic models suffer from a bias, which is caused by the endogeneity of the lagged dependent variable. Since lnCO 2 is a function of ν it , then lnCO 2t-1 will be a function of ν it as well and therefore endogenous. The endogeneity problem can be solved by Anderson Hsiao (AH) estimator by using instruments for the lag endogenous variable (lnCO 2t-1 ). The efficiency of this estimator was criticized by a number of authors since other instrumental variable estimators such as the Arellano Bond and Blundell Bond estimator use more instruments and are more efficient. For this we use the Arellano Bond estimator in the present paper. Estimation results of the first model with the GMM method proposed by Blundell and Bond (1998) are presented in table 5. T-students are provided in parentheses: ***, ** and * represent statistical significance at the 1%, 5%, and 10% levels, respectively. Sargan statistic is a Sargan-Hansen test of over identifying restrictions. AR (k) is the test for k-th order autocorrelation. Estimation are made using two-step System GMM. We note that there is no second-order autocorrelation of errors for difference equation, because the test of second order autocorrelation AR (2) does not allow rejecting the hypothesis of absence of second-order autocorrelation. The instruments used in our regressions are valid, because Hansen test does not reject the hypothesis of validity of lagged variables in levels and in difference as instruments.
Results show that for the different models estimated, the coefficient of the lagged endogenous variable is positive and strongly significant. Consequently, last year's emissions have a strong impact on today's ones. The integration of several explanatory variables in the basic model gives the following results:
• The variable population exerts a significant positive effect for all countries sample and for all groups except MENA group; • Income growth exhibits a positive impact on emissions meaning that economic growth leads to environmental degradation;
• The variable industrial activity presents a positive and significant effect only for all countries and for Europe and central Asia group. Meaning that industrial activity increases emissions level;
• The variable Kyoto ratification indicates the impact of the ratification of this protocol and consequently the adoption of less pollutant technologies on emission level. Results demonstrate a negative and significant effect for all groups of countries except the East Asia & Pacific and MENA group. In fact, for all countries sample, a country with emission reduction obligations emits on average around 4 percent less CO 2 which is almost the same result found by Hiroki and Keisuke (2010) . Table 6 presents estimation results of the 2 nd model where energy efficiency was integrated as a proxy of technological changes.
Results show that the elasticity of this variable is negative and significant for all sample countries and all geographical groups. Income growth approximated by GDP per capita still has a positive and statistically significant impact for all groups of countries. The impact of population is positively significant on emissions except for East Asia & Pacific for which this impact isn't significant and for Europe & Central Asia whose population exhibits a significant negative effect on CO 2 emissions. This result can be explained by the fact that European countries exhibit a decreasing number of inhabitants. However, the Kyoto ratification presents a negative and significant effect except for East Asia & Pacific and MENA groups on the endogenous variable. The negative sign of the Kyoto protocol ratification and emission levels indicates that these groups attempt to reduce their emissions and meat their quantified engagements. T-students are provided in parentheses: ***, ** and * represent statistical significance at the 1%, 5%, and 10% levels, respectively. Sargan statistic is a Sargan-Hansen test of over identifying restrictions. AR (k) is the test for k-th order autocorrelation. Estimation are made using two-step System GMM. We note that there is no second-order autocorrelation of errors for difference equation, because the test of second order autocorrelation AR (2) does not allow rejecting the hypothesis of absence of second-order autocorrelation. The instruments used in our regressions are valid, because Hansen test does not reject the hypothesis of validity of lagged variables in levels and in difference as instruments.
The dynamic estimation results of the third model are presented in table 7. T-students are provided in parentheses: ***, ** and * represent statistical significance at the 1%, 5%, and 10% levels, respectively. Sargan statistic is a Sargan-Hansen test of over identifying restrictions. AR (k) is the test for k-th order autocorrelation. Estimation are made using two-step System GMM. We note that there is no second-order autocorrelation of errors for difference equation, because the test of second order autocorrelation AR (2) does not allow rejecting the hypothesis of absence of second-order autocorrelation. The instruments used in our regressions are valid, because Hansen test does not reject the hypothesis of validity of lagged variables in levels and in difference as instruments.
Results show that the lagged endogenous variable is statistically significant and positive for all studied groups except MENA group. Consequently, last year's emissions have a strong impact on today's ones. Results for the variable population are the same for the second model. The impact of economic growth still positive except for the MENA group for which GDP per capita become non significant. The impact of population and Kyoto ratification is the same of the second model estimation. Concerning the two proxies of technological changes: the elasticity of energy efficiency relative to emissions is negative and significant for all sample countries and all geographical groups as the second estimated equation except for MENA groups for which the impact is insignificant and positive, however, industrial activity presents a positive and significant effect only for all countries and for Europe and central Asia group. The same result is noticed as regards Kyoto ratification. Table 8 presents results for the different estimated models for different groups of countries decomposed according to the level of income. T-students are provided in parentheses: ***, ** and * represent statistical significance at the 1%, 5%, and 10% levels, respectively. Sargan statistic is a Sargan-Hansen test of over identifying restrictions. AR (k) is the test for k-th order autocorrelation. Estimation are made using two-step System GMM. We note that there is no second-order autocorrelation of errors for difference equation, because the test of second order autocorrelation AR (2) does not allow rejecting the hypothesis of absence of second-order autocorrelation. The instruments used in our regressions are valid, because Hansen test does not reject the hypothesis of validity of lagged variables in levels and in difference as instruments.
Concerning the first model, population, GDP per capita and industrial activities exert a positive and significant impact on CO 2 emissions, except low income countries for which industrial activity isn't significant. This result can be explained by the fact that the industry in low income countries isn't enough developed so that it affects environment. However, Kyoto ratification exhibits a negative and significant effect except for low income countries.
With respect to the second model, GDP per capita and population still have the same effect as in the first model except for low income countries for which population impact isn't statistically significant, the variable energetic efficiency has a significant and negative effect on emissions for all groups of countries. Concerning Kyoto protocol ratification we can remark that its effect in the same as the first equation.
Regarding the third model, all explanatory variables aren't statistically significant for low income countries except Kyoto protocol ratification that has a negative and significant impact on emissions. However, for middle and high income countries, the sign and the significance of the variables remain the same as in the second model. Industrial activity exhibits a positive and significant effect which is the same result as the first model. Kyoto protocol ratification has a negative and significant impact on emissions. It is very important to note that the negative impact on emissions is more important in middle income than in high income countries. The variable urbanization causes environmental degradation only for middle income countries. This can be explained by the fact that the level of economic growth in these countries requires investments in infrastructure and urbanization process causing energy use and environmental destruction.
Comparing the results of the present research with the literature, we can note that results concerning the lagged endogenous variable, population, economic growth, industrial activity are in accordance with Grunewald and Martínez-Zarzoso (2009) (2010) found a negative one. This difference can be due the sample of countries and the period studied by these authors which is composed from 119 countries. Results concerning the negative effect of Kyoto protocol ratification are in accordance with those found by Grunewald and Martínez-Zarzoso (2009) and Hiroki and Keisuke (2010) how studied different GHG in addition to CO 2 . Comparison with other researches concerning geographical group is not conducted since there is no research that performed this decomposition.
5.
Conclusion Anthropogenic climate change which is the consequence of greenhouse gas emissions has serious negative effects over generations. For this, their reduction is very important in order to achieve sustainable development. Aiming to reduce these emissions, Kyoto Protocol had been adopted in 1997 and ratified by an important number of countries, most of which are developed countries, except the United States. In this paper we developed the theoretical and the analytical framework of STIRPAT model to analyze the determinants of carbon dioxide emissions and to investigate the effects of the Kyoto Protocol's quantified emission reduction, using three model specifications. Via time-series cross-section data from 214 countries for the period ranging from 1980 to 2010, we tried to study the effect of affluence, population and technology on emissions and consequently their effect on damaging the environment for different income and geographical groups of countries.
In this perspective, we analyzed five main hypotheses. First, we studied the role of population in environmental degradation. Results from static and dynamic models showed that population contributes to the increase of dioxide carbon emissions and this is true for all countries sample and almost all geographical and different income groups. Second, we investigated the responsibility of economic growth on environmental degradation. The analysis shows that growing GDP per capita conduct to growing emission level. However, we could rather conceive to develop better technology to overcome the rise of emissions due to economic growth than slowing down growth to reduce environmental problems. Hence the third hypothesis that tended to test the damaging effect of the adopted technology using two different proxies namely industrial activity measured by the weight of industrial activity in the GDP and energy efficiency measured as GDP divided by energy use. Industrial activity contributes to carbon dioxide emissions especially for developed countries which possesses an important growth rate. As regards energy efficiency, it contributes to emissions reduction and this for almost all geographical and income groups. Consequently, using more efficient technology may overcome the effects of economic growth that causes environmental degradation. Fourth, we appealed to verify the effect of urbanization on CO 2 emissions. Results are different according to income level. The elasticity is negative for high income countries with static model estimation and positive for middle income countries with dynamic one. These result leads to a very important finding stipulating that when urbanization achieve a certain level of development it will contribute to reducing emissions. Finally, we tried to verify the effect of Kyoto Protocol ratification on emissions. In fact, this variable exhibits a negative effect for all countries sample. This result is in accordance with Martinez-Zarzoso (2009), Hiroki and Keisuke (2010) and Mazzanti and Musolesi (2009) for northern EU countries. Decomposing the sample in geographical groups, we can remark that when estimating the static model the ratification of this protocol doesn't affect emissions level mainly for North America and sub-Saharan Africa. This can be explained by the fact that United States signed but haven't ratified the protocol and sub-Saharan Africa group isn't concerned with quantified obligations of this protocol. Studying countries grouped according to income level, we concluded that Kyoto protocol ratification has a negative impact mainly for high income countries when estimating the static model and for middle and high income countries while estimating the dynamic one. This paper tried to detect the impact of Kyoto protocol on emissions level. A very important issue to be examined in further researches is the impact of the flexible mechanisms of this protocol that is: joint implementation, clean development mechanism and tradable emission permits. These mechanisms allow countries having quantified obligations to reduce their emissions in other countries while reducing their costs of realization.
